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Abstract

Designing a reasonable M/G/1 retrial queue system that enhances service efficiency
and reduces energy consumption is a challenging issue in Information and Com-
munication Technology systems. This paper presents an M/G/1 retrial queue system
incorporating random working vacation (RWV) and improved service efficiency during
vacation (ISEV) policies, and examines its optimal queuing strategies. The RWV
policy suggests that the server takes random working vacations during reserved idle
periods, effectively reducing energy consumption. In contrast, the ISEV policy strives
to augment service efficiency during regular working periods by updating, inspecting
or maintaining the server on vacations. The system is transformed into a Cauchy
problem to investigate its well-posedness and stability, employing operator semigroup
theory. Based on the system’s stability, steady-state performance measures, such as
service efficiency, energy consumption and expected costs, are quantified using the
steady-state solution. The paper subsequently demonstrates the existence of optimal
queuing strategies that achieve maximum efficiency and minimum expected costs.
Finally, two numerical experiments are provided to illustrate the effectiveness of the
system.

2020 Mathematics subject classification: 35F05.

Keywords and phrases: retrial queue, system dynamics, optimal queuing strategies,
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1. Introduction

Queuing theory has found extensive applications across various fields, including
Information and Communication Technology (ICT) systems, local area networking
and service industries. To address diverse requirements, researchers have investigated
and implemented different types of queue system models [5, 12, 17]. The retrial queue
system, in particular, has gained prominence as a noteworthy model for addressing
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the issue of customers having to leave the system due to finite waiting space during
peak demand, especially in telecommunication networks and mobile systems [1, 18,
20]. Falin and Templeton [12] have provided a comprehensive overview of the main
techniques and outcomes of a retrial queue system, while further research in this field
can be found in the works of Artalejo and Goémez-Corral [2—4].

Server vacation policies have been extensively studied as an effective measure
for energy conservation in systems that consume a substantial amount of energy
during idle periods, such as computer communication, manufacturing, production
and inventory systems. From an economic perspective, Burnetas and Economou [6]
investigated the relationship between the vacation setup times and energy consumption
in a single-server Markovian queue. Meanwhile, the hibernation strategy, studied by
Zhang et al. [30], Son et al. [23] and Wu et al. [28], has been shown to be effective
for energy-efficient base station vacations in cellular networks during periods of
inactivity. Furthermore, in the literature, queuing models with vacation have been
proposed by Doshi [9], Takagi [24] and Do [7], which incorporate vacations for checks,
maintenance and searching for new work, thereby enhancing server efficiency while
achieving additional energy savings.

Although server vacation is an effective energy-saving method to conserve energy,
increasing the server’s vacation-time may lead to an increased workload and the
sojourn time of jobs in the system, particularly in systems providing services such
as network, web, file transfer and mail services. To address such issues, the working
vacation (WV) policy was introduced by Servi and Finn [22] in an M/M/1 queue
system, where the server continues to provide services at a reduced speed during
the vacation period rather than ceasing service completely. Servi and Finn [22]
studied an M/M/1/WV queue system, and derived the transform formula for the
distribution of the number of customers in the system and the sojourn time in the
steady-state. Furthermore, Wu and Takagi [27] generalized the results of [22] to
an M/G/1/WV queue, while Kim [16] analysed the queue length distribution of the
M/G/1/WV. Other notable studies on queue systems with working vacations can be
found in the works of Liu and Song [19], Gao and Liu [13], Gao et al. [14] and
Zhang and Liu [29].

Aforementioned research on vacation or working vacation policies only considered
cases where a vacation commences when there are no customers in the orbit. However,
ICT systems that provide services over the internet often consume substantial energy
when the server is waiting for customers in the orbit to retry, such as network, file
transfer and mail services. To address this problem, a common approach is to close
the server when it is idle. Zhang and Wang [31] developed an M/G/1 retrial queue
system with reserved idle time and setup time from the perspective of server vacation
for energy-saving. Once the server becomes idle, it can be shut down with a certain
probability, even if there are customers in the orbit. However, shutting down the server
completely when it is idle will increase its workload and decrease its productivity,
which cannot meet the requirements of ICT systems. Therefore, there exists a trade-off
between energy consumption and service efficiency, which presents important and
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challenging problems in developing a reasonable M/G/1 retrial queue system for
ICT systems and designing optimal queuing strategies for energy-saving and service
efficiency improvement.

In this paper, we construct an M/G/1 retrial queue system with random working
vacation (RWV) and increased service efficiency during vacation (ISEV) policies. The
RWYV policy, which means the server takes a random working vacation with a given
probability during reserved idle periods, is proposed to reduce energy consumption.
The ISEV policy is to perform update, inspection or maintenance during working
vacations to augment service efficiency in the regular working periods.

The remainder of this paper is organized as follows. Section 2 formulates the retrial
queue system and transforms it into an abstract Cauchy problem in a suitable Banach
space. In Section 3, the dynamic behaviour of the retrial queue system is studied
and the equilibrium condition for the system to be stable is derived to ensure the
feasibility of the system. Based on the stability analysis in Section 3, Section 4 carries
out an equilibrium analysis of the system with its special cases to demonstrate the
advantages of the proposed system and further obtain the optimal queuing strategies
for energy-saving and cost reduction. In Section 5, two numerical experiments are
presented to illustrate the effectiveness of the proposed system. Section 6 concludes
the paper.

2. Retrial queue system formulation

In ICT systems [17], service disciplines stipulate that unprocessed jobs upon arrival
will be resent at a later time, aligning with the concept of retrial queues. For example,
within a local area network, stations or processors are interconnected by a single
bus (server) that is essential for facilitating communication among these stations.
Messages generated by users (primary customers) reach the stations from external
sources. Upon receipt of a message, the station verifies whether the bus is idle. If
the bus is idle, the message is transmitted via the bus to the target station. Conversely,
the message is stored in a buffer (retrial customers) and will attempt to access the
bus again after a specified interval, typically referred to as the retrial orbit. The
message repeats this process within the retrial orbit until it successfully locates an
idle bus.

To optimize utilization efficiency, the bus generally does not maintain a continuous
open state; instead, it sets a period of reserved idle time. Specifically, when the bus
is idle, it remains in the state for a predetermined duration, waiting for incoming
messages (from primary or retrial customers) and initiating transmission immediately
upon message arrival. If no messages are received during the reserved idle period,
it can be reasonably assumed that the station has few stored messages, and the bus
will shut down until the arrival of new messages prompts it to reactivate. This service
strategy with reserved idle time and reactivate settings is often used in switched virtual
channel connection (SVCCs) services, where VCC dynamically sets up and shuts down
virtual channel connections as needed.
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FIGURE 1. Network topology for the model.

However, to minimize the mean sojourn time of messages awaiting bus setup and
consequently enhance the efficiency of the system, the bus can transition to an RWV
period rather than shutting down when no messages arrive during the reserved idle
time. This strategy is referred to as the RWV policy in this paper. Upon the arrival of
new messages to the system, the bus operates at a reduced efficiency until the working
vacation concludes. Furthermore, the server may undertake additional tasks during the
working vacation stage to the ISEV policy within this paper.

Grounded in these principles, this paper presents a mathematical transformation
of the aforementioned operations and strategies, and then constructs an M/G/1 retrial
queue system with RWV and ISEV policies.

2.1. Model assumption and descriptions Before constructing the mathematical
model of a system, in this subsection, we first make reasonable assumptions based on
the model description. The network topology for the model is presented in Figure 1.
The detailed descriptions and assumptions of the model are as follows.

* Arrival process: The primary customers arrive at the system according to a
Poisson process with rate A.

* Retrial process: We assume that there is no waiting area available, and customers
who find the server idle will immediately occupy it. If the server is busy or on a
working vacation, the arriving customers will join a retrial orbit. After joining the
orbit, customers will attempt to retry the service only after the server completes a
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regular service. The retrial time is assumed to follow an exponential distribution
with parameter 6.

RWYV policy: Once the server completes a service, it enters an idle state and
remains active for a certain period of time, referred to as reserved idle time, which
follows an exponential distribution with parameter . If no customers access the
server during the reserved idle time, the server enters a working vacation period
and provides service with low working efficiency to any occupying customers
until the service is completed or the vacation ends. We assume that the service
time during the working vacation period follows an exponential distribution with
parameter i, and the time until the end of the vacation follows an exponential
distribution with parameter «, which is also called vacation interruption rate in
this paper.

ISEV policy: The ISEV policy is implemented to reduce the loss due to low
service efficiency during the server’s working vacation. This involves the server
undergoing rejuvenation, inspection or maintenance during the working vacation
period to increase its service efficiency when it completes the vacation and enters
a regular working period.

Regular service process: If customers arrive during the idle period, they can
immediately occupy the server. It is reasonable to assume that the service time
under the ISEV policy follows a general distribution with a hazard rate of
tr(x), where the variable x € [0, co) represents the elapsed service time. The
hazard rate u,(x) quantifies the instantaneous likelihood of service completion
at a specific moment. Therefore, the probability of a service completing in
an interval Ax can be approximated by p,(x)Ax + o(Ax), where o(-) denotes
the higher-order infinitesimal quantity. In this paper, the function p,(x) is also
referred to as the service completion rate under the ISEV policy. Since the
ISEV policy is implemented to increase the server’s service efficiency when
it completes the vacation and enters a regular working period, thus let 1 (x)
be the service completion rate without the ISEV policy, then w(x) can be
assumed to be

p2(x) = (1 + fla)p; (%),

where f(@) is a nonnegative, bounded real-value function designed to measure the
impact of the vacation interruption rate @ on p;(x). As the vacation interruption
rate « increases and tends towards infinity, 1/« will decrease and approach
0, implying that the mean vacation time of the server decreases to 0. In
this situation, the ISEV policy becomes ineffective in improving the server’s
efficiency when it completes the vacation. Therefore, it is further assumed that
f(a@) is a monotonically decreasing function with respect to «, and f(a) — 0 as
a — oo,

Based on such assumptions above, we denote the state of the server and the number of
customers in the orbit at time ¢ by C(¢) and N(¢), respectively. Then,
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0 if the server is in regular working period
and the server is idle,

1 if the server is in working vacation period
and the server is busy,

2 if the server is in working vacation period
and the server is idle,

3 if the server is in regular working period
and the server is busy.

C@ =

In ordinary M/G/1 queues, the stochastic process {N(¢),t > 0} is not Markovian.
Thus, in the next subsection, we will employ the random variable X(¢), which denotes
the elapsed service time of the customers in service at time ¢ to form a Markovian
process {(C(t), N(t), X(t)) : t > 0} and further construct the system.

2.2. System abstraction Based on the model assumptions and descriptions pre-
sented in Section 2.1, the retrial queue system can be described as a semi-Markov
process {(C(#), N(¢), X(¢)) : t > 0} by introducing additional variables. This subsection
will derive the Chapman—Kolmogorov forward equations of the system based on the
process {(C(), N(t), X(¢)) : t > 0}, and transform it into a Cauchy problem for further
analysis.

Let Pi,(t) (i=0,1,2,n=0,1,2,...) denote the probability that the server is in
state 7, and there are n customers in the queue at time ¢. Similarly, P3,(z,x)dx (n =
0,1,2,...) represents the probability that the server is in state 3, there are n customers
in the queue and the elapsed time of the customer being served is between x and
x + dx at time ¢. Then, the state space of the process {(C(t), N(t), X(¢)) : t > 0} can be
denoted by

{0.0), (1)), (2,), (3., %) | 0 < j < 00,0 < x < co}.

The corresponding transition rate diagram can be summarized and presented in
Figure 2. By relating the states of the system at time ¢ and 7 + Az, we can derive the
Chapman—Kolmogorov forward equations [21] and further develop the system model
as follows:

dPO,n(t)
dt

dPl,n(t)
= (=A== p)P1(0) + AP11(1) + AP, (1),
dt 2.1)

dP2,n(t)
T = _/lPZ,n(t) +ﬁP0,n(t) + ,ulPI,n(t)a

6P3,n(t7x) + aP3,n(t?~x)
ot 0x

= (=4 =B = nb)Po,(1) + f Ha(X)P3,(t, x) dx,
0

= (=4 = w2 (X)P3,(t, x) + AP3 -1 (2, %),
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FIGURE 2. Transition rate diagram.

where n=0,1,2,..., and P;_ () = 0, P3_1(¢,x) = 0. The boundary conditions and
the initial values are
P3,n(0) = aPl,n + (l’l + 1)9P0,11+1 + /lPO,n’
APoo(0) =1,Pyj(0)=0, j=0,1,2,...,
P;ij(0)=0,P3;(0,x) =0, i=12 j=0,1,2,....
Regarding the practical background, for any fixed @, we assume that

o(x) >0,  sup pp(x) < oo,

x€[0,00)
T 0o
f tr(x)dx < oo forall T € [0, 00), f o (x) dx = oco.
0 0

Next, we translate the system into an abstract Cauchy problem in a Banach space. First,
let the state space

X = {B = Po,Pr,Pos 0T 1Pl = Y IRl < oo,
n=0
where
Py = (Poy. Pras Pon P3a(x)" € R X L'(RY),  R* = [0, ),
1Pl = [Poul + IPyal + P2l + IP3a@llss n=0,1,2,...,

and (Pg, Py, P,,...)" stands for the transpose of vector (Pg, Py, Ps, ...). Note that (X,
|| - |lx) is @ Banach space. We define some operators in X for simplicity:

By, 0 0 0
Bl B, 0 0
A = diag{Ag,A1,As,..l, B=| 0 B Bo 0 -

0 O By By

CP = diag{C,Py, C1Py, CoP5, ...},
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where
. d
An:dlag{—/l—,B—nG, —A-—a—-pu, -4, —d——/l—/,tz(x)},
x
0 0 0 G,
0 A A 0
) B, = s CnPn = s
B m O ! 0

0 A 0
G, = f H2(X)P3 5 (x) dx.
0

We denote the domain of operators A, B and C by D(A), D(B) and D(C), respectively.
Here,

By =

2 T dP3 ,(x)
D) = {B = (Po, 1Py )T € X| 222
X

c LI(R+)},
where P3 ,(x) are continuous functions satisfying

P3,n(0) = Q’Pl,n + (n+ I)GPO’,,H + /lPo,n, n=0,12,...,

and D(B) = D(C) = X. Thus, by denoting 13(1) = (Py(1), P, (1), P2(1),...)" and P;(¢t) =
(Po.i(2), P1i(1), P2,i(1), P3(t, x)T,i=0,1,..., the M/G/1 retrial queue system with
RWV and ISEV policy (2.1) can be rewritten as an abstract Cauchy problem in
the Banach space X as follows:
dB(1) o
o (A+ B+ O)P(1), 2.2)
P(0) = ((1,0,0,0)",(0,0,0,0)", (0,0,0,0)",.. )T

Following this, studying the evolution of stochastic process {(C(#), N(1),X(?)) |
t > 0} can be transformed into the problem of analysing the dynamic behaviour of the
system (2.2). Therefore, in the next section, we will utilize operator semigroup theory
to study the system operator A + B + C, thereby investigating the dynamic behaviour
of the system.

3. Dynamic behaviour of the retrial queue system

The well-posedness and asymptotic stability of a system are important characteris-
tics that describe the dynamic behaviour of the system, and they are also necessary
conditions for conducting research on optimal queuing strategies for the system.
Based on Cauchy problem (2.2), this section will investigate the well-posedness and
asymptotic stability of the system to study the dynamic behaviour of the system by
using Cy-semigroup theory and spectral theory.

A system is considered well-posed if and only if it possesses a unique nonnegative
time-dependent solution. According to Engel et al. [10, page 151, Definition 6.8 and
Corollary 6.9], system (2.2) can be regarded as well-posed if the system operator
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A+ B+ C can generate a contractive Cy semigroup in the system space X. With
reference to the Hille—Yosida theorem [21], it is evident that the operator A + B + C
can indeed generate a Cy semigroup on the space X. We summarize the main theorem
as follows.

THEOREM 3.1. The M/G/1 retrial queue system with RWV and ISEV policy (2.2)
has a unique nonnegative time-dependent solution ﬁ(t), which can be expressed as
ﬁ(l) = T(t)ﬁo, where {T(t)};>0 are the Cy semigroups generated by the system operator
A+ B+ Cand I_’)o is the initial condition. Moreover, for any t > 0, ﬁ(t) satisfies that

IB@)Ix = 1.

The well-posedness of system (2.2) indicates that the system possesses a unique
nonnegative dynamic solution. A similar proof to that of Theorem 3.1 can be found
in [8, 25, 26]. In the following, we investigate the spectrum distribution of the system
operator A + B + C and demonstrate that the dynamic solution of the system strongly
converges to the steady-state solution under necessary conditions.

THEOREM 3.2. If /lj(;oo e b O% gy < 1 and A < a, the time-dependent solution

of the M/G/1 retrial queue system miith RWV and ISEV policy (2.2), B strongly
converges to its steady-state solution P* as t — oo.

PROOF. According to the asymptotic stability theorem introduced by Gupur [15, page
48], we can divide the proof into three steps as follows.

» Step 1: We prove that {y € C|Rey >0 or y =ia,a € R\{0}} belongs to the
resolvent set of system operators A + B + C.

According to the closed operator and inverse operator theorems, {y € C |
Rey > 0 or y =ia,a € R\{0}} belongs to the resolvent set of system operators
A + B + C, which is equivalent to the existence of the bounded invertible operator
vl —(A+ B+ (). So, by verifying that the operator equation [y/ —(A+ B +
C)]IB =Yhasa unique nonzero solution, for any

ye{yeC|Rey>0ory=ia,ac R\{0}},

and ¥ € X, we can accomplish the proof of Step 1.
e Step 2: We prove that 0 is an eigenvalue of the system operator A + B + C and the
eigenvector of 0 is positive if

/lf e_fox‘”(f)dgdx< 1 and A<a.
0

It is difficult to solve the equation corresponding to eigenvalue O as an
infinite-dimensional problem under the threshold condition. In this paper, we

resolve this difficulty by flexibly utilizing several properties of the series; the
details of the proof are given in Appendix A.
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* Step 3: We verify that 0 is a simple eigenvalue of operator (A + B + C)*, and the
algebraic multiplicity of O is one, where (A + B + C)* is the conjugate operator
of A+ B+ C).

By calculating the expression of operator (A + B + C)* and combining with the
definition of algebraic multiplicity, it can be proved that O is a simple eigenvalue
of operator (A + B + C)*, and the algebraic multiplicity of O is one. The details
of the proof are also given in Appendix B.

With Step 1-Step 3, we derive that
0p(A+B+C)NiR={0} and {yeC|y=ia,a+0,a€R)}

belong to the resolvent set of A + B + C; the algebraic multiplicity of 0 in X* is
one. Furthermore, according to the asymptotic stability theorem of Gupur [15, page
48], time-dependent solution of the system ﬁ(t) strongly converges to its steady-state
solution P* as t — oo. |

Theorems 3.1 and 3.2 ensure the well-posedness and stability of the M/G/1 retrial
queue system with RWV and ISEV policy, which means that the system (2.1)
considered in this study has a unique time-dependent solution, and the solution
asymptotically converges to the steady-state solution. Therefore, based on the theo-
retical analysis in Section 3, we can study the steady-state indices of the system and
investigate the optimal queuing strategy.

4. Optimal queuing strategies

In this section, we investigate optimal queuing strategies for the M/G/1 retrial queue
system with RWV and ISEV policies. First, we calculate the steady-state indices of the
system, including its special cases. Then, based on these indices, we define and analyse
the system’s performance measures, including energy consumption, service efficiency
and expected cost. Finally, we demonstrate the existence of optimal queuing strategies
from the point of efficiency and expected cost. We also show that the optimal strategy
can be achieved by adjusting the vacation length.

4.1. Steady-state indices calculation Since O is the eigenvalue of the system
operator, the steady-state solution of the system is equivalent to the eigenvector
corresponding to 0, which can be derived from equation (A + B + C)f’ = 0, that is,

(A + B+ no)Py,, — f ) H2(X)P3,(x)dx = 0,
0

(/l +a +/11)P1,n - }-PZ,n - APl,n—l = 0,

(4.1)
APy = BPoy — u1Pry =0,

d
P30 + (A4 1 ()P34(x) = AP3 -1 () = 0,
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with P3’n(0) = CYPL,, + (}’l + I)HP(),,H_l + /lP()’n, where

Pi,l’l = hm Pi,n(t)$ l = 07 1, 2, PS,n(-x) = thm P3,n(t’ -x)7 Pl,—] = 09 P3,—l(x) = 0
1—00 —00

It is possible for us to use the generation function method [31] to calculate the
important indices. Let

Mi2) = ) Pid, i=0,1,2 and Ta(zx) = Y Pyx)d
j=0 j=0

for all complex variables |z| < 1. Such definitions of I1;(z) and Ils(z,x) at z =1 are
reasonable, since the stability of the system has been derived in Section 3. Then, by
multiplying (4.1) by z” and summing over n, the equation can be rewritten as

(A + B)o(z) + 0201} (2) = j; H2(0)IT3(z, x) dx,

A+ a+ uDl(z) = Al (z) + 211 (2),

4.2)
Ally(2) = Bllo(2) + ui1i(2),
(% + Ak a0 s (2, ) = 42T 2,0,
with the boundary condition
I3(z, 0) = 6I14(2) + all;(2) + ATp(2). (4.3)

Solving (4.2) with (4.3), we have

(B B
Ba

el [0- i

A+a

~ "X+ @ = ) + aPh(y) = (A +B)A = y) + @)
Mo(z) = Cexp { - fz O+ a — )0y — h(y) dy }

)Ho (2),

R

3(z, x) = [GH;)(Z) + ( A+

where
h(y) = f Ly(x)e b A0V © ds g
0

C is a constant and I1y(1) = C. We define I13(z) = fooo I15(x, z) dx. Then, applying the
normalizing condition ITy(1) + IT;(1) + [1,(1) + I13(1) = 1, we obtain

~ Aa(1 — ABy) R By
S da+aB+AB+ (1 -8B’ ﬁl_ﬁ o &

Let K(#) be the number of customers in the system. Then the probability generating
function of K(¢) is I1(z) = I1y(z) + zI1;(z) + I1»(z) + zI15(z), and the mean number of
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customers in the system is E[K] = 0I1(z)/0z|,=1. By denoting the probabilities of the
system in state 0, 1, 2 and 3 as Py, P, P, and P3, respectively, we derive

b da(1 = A1) o AB(1 = ABy)

T Qo+ ap+ B+ -AB)Bu” | Aa+aB+AB+(1— BB

_ B = AB)(a + 1) p. = AB1(Aa + a + AB)

2T e+ aB+ B+ (1-ABBu” 0 da+aB+ B+ (1 - BB w
Ey[K] = a(da +aff + AB)(B1(1 — AB1) + AB2) N B+ aff + Aaf .

T a - B)la + e+ B+ (1- BBl | ab(l— AB)

[BA + @) + 1 (1 = ABDI(L = AB1)
a(l = ABD)[Aa + af+ B+ (1 - AB1)Buil’

where 3, = j(;m xe~ o 1O gy
To show the effectiveness of the proposed system, we consider three special cases
of the system as follows.

Case I: f(a) =0, u; # 0 and S # 0. This means that the system does not perform
the ISEV policy, the M/G/1 retrial queue system with RWV and ISEV policies will
degrade into an M/G/1 retrial queue system with RWV policy. We denote the stationary
probabilities of the system in state 0, 1, 2 and 3 as P, P(ll), P(Zl) and P;l), respectively.
Then, the stationary probabilities of the system and the mean number of customers in
the system E;[K] can be obtained according to (4.4), that is,

P _ Aa(l — A8)) P _ Ap( — AB3))
O " da+aB+AB+A-AB)Bu’ ' Ada+aef+AB+(1-A8)Bu’
P(]) _ ﬁ(l - /lﬁll)(a +,U]) P(l) _ /],8](/1&’ + a,B + /lﬁ)

2 da+aB+ B+ -8B’ P Aa+aB+AB+(1- 8B’
a(da + af + AB)B(1 = AB)) + 4B2) +ﬁ+aﬁﬂ’1+mﬂ’1
a(l = AB)[Aa + af + 4B + (1 = AB))Bu1l ad(l - AB))

N [BA+ @) + i B(1 = ABDI( = AB)
a(l = Ap)[Aa + ef + 4B + (1 = BB 1

Eo[K] =

4.5)
where B = [~ ™ b mO% gr and gy = [ xe b 15O gy,

Case 2: f(a) =0, uy =0 and B # 0. The system does not utilize the ISEV policy,
and the working vacation state changes to a normal vacation. In this case, the M/G/1
retrial queue system with RWV and ISEV policies will degrade to an M/G/1 retrial
queue system with reserved idle time and setup time, which has been previously
studied by Zhang and Wang [31]. Furthermore, the states of the server C(f) = k,
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where k = 0, 1,2, 3 at time 7, will transform to indicate idle, setup, off and busy states,
respectively. We denote the stationary probabilities of the system being idle, setup,
off and busy as P(z), P(lz), P(zz) and P§2), respectively. The stationary probability of the
system and the mean number of customers in the system E;[K] can be expressed as
follows:

PO _ Aa(l - 4B)) PO _ AB(1 = A8)
O T da+ap+AB ' T Ada+aB+ A8

P(z) _ a'ﬁ(] - /lﬁll)

- ] P(2)= ,a
2 la+aB+ A8 3 =

4.6
BIK] - a(da + aff + AB)B(1 — AB)) + AB5) + B(A + a)(1 - AB)) (40
S a(1 = AB)(Aa + aB + AB)
N B+ apB, + Aap,
af(1 -8,

which agrees with the conclusions of Zhang and Wang [31].

Case 3: f(@) =0, u; =0 and B =0. This means that the server will never take a
vacation, so the M/G/1 retrial queue system with RWYV and ISEV policy will degrade
into a classical M/G/1 retrial queue system. The probability of the system in idle PS)

and in busy P(13) and the mean number of customers in the system E3[K] can be derived,
that is,

Py =1-48, P =48],
B, (A +6) + 208, — 208, (4.7)
o1 - AB)) ’

which also agrees with the conclusion of Falin and Templeton [12].

E3[K] =

4.2. System performance measures analysis Energy consumption, service effi-
ciency and expected cost are the three most critical performance measures used to
evaluate the quality of a queue system. In this subsection, we define and discuss the
system’s performance measures for the retrial queue system proposed in this paper, as
well as its special cases. Before delving into this, we introduce some notation for the
systems considered in Section 4.1 for convenience.

* sys.0: The M/G/1 retrial queue system with RWV and ISEV policy proposed in
this paper.

* sys.I: The M/G/1 retrial queue system with RWYV policy in Case 1.

* sys.2: The M/G/1 retrial queue system with a reserved idle time and setup time
in Case 2, which was studied by Zhang and Wang [31].

* sys.3: The M/G/1 retrial queue system in Case 3, which was studied by Falin and
Templeton [12].
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In this paper, we measure the service efficiency of the systems using the mean
number of customers in the system. As indicated in Section 4.1, the mean number of
customers in the system are denoted by E;[K], where i = 0, 1,2, 3. These values are
given by (4.4)—(4.7).

To discuss the energy consumption and expected cost of the systems, we introduce
the following definitions:

* C;, i = rwb, rwi, represents the energy consumption of the server in the regular
working period when the server is busy and idle, respectively;

* C;,j = wvb, wvi, represents the energy consumption of the server in the working
vacation period when the server is busy and idle, respectively;

* C, represents the energy consumption when the server is in setup state;

¢y represents the holding cost for each customers present in the system (including

the customers in the orbit);

Cgys represents the cost per unit energy consumption of the server;

* ¢, (@) represents the cost function of the server being maintained during the work-
ing vacation period. Here, c,,(@) is assumed to be a monotonically increasing
bounded function of a.

To ensure that the definitions for the energy and expected cost functions are realistic,
we assume that the following relationship is satisfied:

Crwb > vab > Crwi > vai > CS’ Cp > Csys'

Then, by denoting the energy consumption and expected cost of the sys.i, which
were defined at the beginning of this subsection, as EC;, SC;, i = 0, 1,2, 3, respectively,
we deduce

ECy = CpiPo + CypP1 + CyyiPy + Cryp P,
EC, = CrwiPE)I) + vabP(ll) + vaiP(zl) + Crwngl)v
ECy = CpyiP{ + PP + CrpPY,

EC3 = CrwiP(()3) + CrW")P(13)5

SCy = CsysECO + chEo[K] + cp(a),

SCy = coECy + cpE[K],

NG CsysECZ + cpEs[K],

SCs = C‘szEC3 + ¢, E3[K].

4.3. Optimal queuing strategies investigation Based on the definition provided
before, we investigate optimal queuing strategies in this subsection. Before delving into
this, we analyse the performance of the systems under different actual arrival rates A
to demonstrate the advantages of the M/G/1 retrial queue system with RWV and ISEV
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policies. Specifically, we analyse the energy consumption and service efficiency of the
system with different A, while keeping all other system parameters fixed.

THEOREM 4.1. For the M/G/I retrial queue system with RWV and ISEV policy (2.1),
there exists a unique A* € (0,1/B)). If A* <k’ = min{1/B], a}, then A* is called the
equilibrium arrival rate, and for any A € (1%, k"), the energy consumption and the mean
number of customers in 8ys.0, sys.1, sys.2 and sys.3 have the following properties:

(4.8)
Ey[K] < E3[K] < Ei[K] < E5[K],

{ECO < EC2 < EC] < EC3,
which means that for any A € (A", k), the M/G/I retrial queue system with RWV and
ISEV policies can not only consume the least energy, but also provide the highest
service efficiency than other systems.

PROOF. According to (4.4)~(4.7), we can derive that for any 4 < 1/8], E3[K] <
E\[K] < E»)[K] and EC, < ECy < EC3. Let Gi(1) = Ey[K] — E3[K] and G>(1) =
ECy — EC,. Note that the real value functions G;(1) and G,(1) on A are continuous
functions defined in (0, l/ﬂ’l ). Thus, by performing careful calculations, we can verify
that the first-order derivatives of G1(4) and G»(A) are negative for any 4 € (0, 1/8)).
Moreover, we deduce that

_ Pa+ =B +ﬁ+0/ﬁﬁl -0

Iim G{(A ,
A G = e A af
Iim Gi(1) = —o0,

A-{1/B )
/llll'})lﬁ_ Gz(/l) = vai - Crwi > 0’

li G2(A) = (ECy la=1/ —1DC, 0.
iy 2D = (BCO bz =D <

Hence, Gi(4) and G»(4) are decreasing in (0,1/B]), and there exists a unique
solution 4, such that G(41,) = 0, and a unique solution A, such that G(4,) = 0. Let
A =max{d,,4,}; if A <Kk’, then all A € (1,k") can ensure the stability of the system
model and satisfy the inequalities Ey[K]— E>[K] <0 and ECy— EC; < 0. Thus,
inequality (4.8) holds and A is called the equilibrium arrival rate. However, if 1 > k,
although equations G(4,) = 0 and G(4,) = 0 have a unique solution, the system is not
necessarily stable when A € (k’, A). O

Theorem 4.1 establishes that given that the system is stable, the M/G/1 retrial queue
system with RWV and ISEV policies outperform other systems in terms of both energy
consumption and service efficiency, provided that the actual arrival rate 4 > A*.

While Theorem 4.1 highlights the advantages of the system proposed in this paper,
the focus of management design is typically on maximizing service efficiency or
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minimizing expected cost. To achieve this, we need to investigate the optimal queuing
strategies for the system.

THEOREM 4.2. For the M/G/I retrial queue system with RWV and ISEV policy (2.1),
there exists an optimal vacation interruption rate a, such that

Eo[K] lo=e, = min EolK,
a€Z
and there exists an optimal vacation interruption rate ,:

SCo |a:(12: IHGI%I SCo,
@

where Z ={a |1 < a, 4B < 1}.

PROOF. We analyse the range of « to discuss the existence of the optimal queuing
strategies. According to Section 3, the equilibrium threshold condition of the system
to be stable is 1 < @ and

A8 = A f o R @de g
0
For any fixed arrival rate 4, if
B = /lf e b O g < 1
0

then for any @ > 0, 48, < 1 and the system (2.2) is stable, which means that Z = [, o).
However, if 48| > 1, by taking ISEV policy, we can reasonably adjust the vacation
length so that 483, < 1. Since f(«) is a monotonically decreasing function with respect
to a > 0, there exists a unique solution @’ of equation A8 = 1. Thus, the range of « for
the system to be stable is Z = [, @) if @’ > A. Otherwise, Z = 2.

Here, we analyse the situation of 48] > I; the situation of A3 < I can be derived
in the same way. We study the optimal queuing strategies of the system on the service
efficiency in Z = [A, ). The first-order derivative of Eo[K] with « is

d L+L+1;
—E)[K] = ————,
To olK] 7

where

Iy = &?[S(1 = AB1)(S + Q)(1 = 22 + AB)B, + ABS]
+ °S(S + Q)B2 + (ASB; + (A + B)(1 — A81))0Q1¢,
L = [-AeB(1 = AB1)(S + @ — AB)Q — (1 = AB)*[(S + Q)* — A(S — A1,
I = [(1 - AB1)(a(Aa + aB)B; — B) + B RI(S + )0,
J = a(l - AB1)(S + Q)F,
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and

S=Ada+af+ B, 0 = (1-aB1)Bu1,
O=p1(1-281)+A4B2, R=p+abf + dap:.

To derive the unique optimal vacation interruption rate @ on the service efficiency,
the solution of equation (d/da)Ey[K] = 0 should be considered. By taking careful
calculation, we can verify that the first-order derivatives of the real value function
g(a@) are monotonically increasing in (0, @’). Then, we can verify that

d
lim — Eo[K] = —oo,

a—0* da

a—a’” da

d d
lim —Ey[K] = lim —Ey[K] = +oo,
d Bi-1 da

which indicates that equation (d/da)Ey[K] = 0 has unique solution @, € (0, a”). Thus,
if a? > A, it means that the mean sojourn time of the customer in the orbit Ey[K]
will decrease first in (A, af?) and then increase in (a?, a’). Thus, the optimal vacation
interruption rate to maximize the service efficiency is @} = @¥. However, if a! < 2,
then Ey[K] will monotonically increase in [4, @), and the optimal vacation interruption
rate to maximize the service efficiency is @] = 4.

Therefore, by taking into account the above two situations, we can demonstrate that
there exists an optimal vacation interruption rate «; such that

Ey[K] lo=o;= min Ey[K].
a€”Z

However, we can investigate the optimal queuing strategies on the expected cost of the
system (2.2) by using the similar method. Therefore, we also deduce that there exists
an optimal vacation interruption rate @ such that

SC() |a/:a/;: Inelél SC(). O
a

According to Theorem 4.2, there exist optimal queuing strategies that can improve
the efficiency and reduce the expected cost. Furthermore, it is demonstrated that
adjusting the vacation interruption rate « can help identify the optimal strategy.

5. Numerical experiments

In this section, we present two numerical experiments to illustrate the theoretical
results from the perspectives of energy consumption, service efficiency and expected
cost.

We assume that the service time of the server in the regular working period without
ISEV policy follows the Erlang-2 distribution [11], with a probability density function
g(x) = ¢?xe~?*, where ¢ is a constant. Thus, we can deduce the service completion
rate of the server under the ISEV policy as us(x) = (1 + f(a))(¢*x/(¢x + 1)). Taking
¢ =2 and f(a) = 1/(a? + 2), we can deduce B} = 1. Using the values of the system
parameters:
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FIGURE 3. Mean number of customers in the system with different arrival rate A.

Crwp =350, Cpy; =100, Cyp =150,  Cy,; = 50,

1
C, = 45, (@) = 180(—),

cp =3,
at+2

Csys = 1,

we conduct the following numerical experiments.

EXAMPLE 5.1. Assuming 8=0.6, 6 =14, o« =1 and u; = 0.45, we can use the
theoretical analysis in Section 3 to deduce that 4 <1 will ensure the asymptot-
ical stability of sys.i,i = 0,1,2,3. The service efficiency and energy consumption
of the systems under different arrival rates A are illustrated in Figures 3 and 4,
respectively.

As shown in Figures 3 and 4, for any A < 1, the RWV policy can improve service
efficiency but consume more energy, as evidenced by E|[K] < E;[K] and EC; > EC,.
Additionally, for any A > 0.7778, the mean number of customers in sys.0 (the “+” line)
is smaller than other systems, as illustrated in Figure 3. Moreover, for any 4 > 0.322,
the energy consumption of sys.0 (the “+” line) is lower than other systems, as shown
in Figure 4. Thus, for any A > max{0.7778, 0.322}, the mean number of customers and
energy consumption of sys.0 are both the lowest, in agreement with the conclusion of
Theorem 4.1.

EXAMPLE 5.2. Figures 5 and 6 present the mean number of customers in the system
and the expected cost of sys.0 on the vacation interruption rate @, when the actual
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FIGURE 4. Consumption of systems state with different arrival rate A.
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FIGURE 5. Mean number of customers in the system with different a.
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FIGURE 6. Expected cost of systems with different a.

arrival rate is 4 = 0.7, 8 = 0.5, 0 = 1.4 and u; = 0.45. Figure 5 shows that the optimal
vacation interruption rate a’f = 1.995, which minimizes the mean number of customers
in sys.0 (the “+” line) with respect to service efficiency. However, Figure 6 shows that
the optimal vacation interruption rate a; = 5.287, which minimizes the expected cost
of sys.0 (the “+” line). Example 5.2 directly follows from Theorem 4.2.

6. Conclusion

In this study, we proposed an M/G/1 retrial queue system with RWV and ISEV
policies and investigated its optimal queuing strategies. First, we studied the dynamic
behaviour of the system and derived the equilibrium threshold condition for the system
to be stable. Then, we obtained some explicit expressions for the steady-state indices
of the system and its special cases. Additionally, we obtained some important system
performance measures, including energy consumption, service efficiency and expected
cost. We also investigated the optimal queuing strategies of the system, and proved that
the proposed system outperforms other systems by consuming the least energy while
providing the highest service efficiency. Meanwhile, we demonstrated the existence of
optimal strategies for improving efficiency and reducing expected costs, which can be
obtained by adjusting the vacation interruption rate. Finally, we validated our analytical
results through numerical experiments.

The proposed model is a generalized version of many existing queue models with
vacations and vacation interruption policies, and has potential real-life applications in
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ICT systems. Our investigation may provide valuable insights for system managers to
design and optimize their systems for energy savings and efficiency improvement.

Appendix A. Proof of Step 2 in Theorem 3.2
First, we consider the equation (A + B + C)ﬁ = 0. That s,

(A+B+nb)Py, — Lm Mo (X)P3,(x)dx = 0, (A.D)
A+a+u)Piy — APy — APy, =0, (A.2)
APy, —BPoy — 1Py =0, (A.3)
P30+ (L )P (3) — APy () = 0, (Ad)

where n=0,1,2,..., and P;_; = 0, P3_;(x) = 0. The proof can be divided into two
parts. First, we prove that {Py,,,n = 0,1,2...} is a positive sequence. Second, we prove

that 3, Py, < oo if
n=0
/lf e h O i o1 and A<a.
0

For the first part, we obtain the following equations by careful calculation:

A'B B
n=———Pyo+---+ Pon,s A5
L A+ a)yr! 0,0 T+a O (A.5)
paf__ 4B B ] BPoun
P n=— — P e P, i , A6
? /l[(/l+a)"+1 00+ o A o |t (A.6)
P3,n(X) = P3,n(0)g0(x) + f /1P3’,1_1(U)g1(x’ U) dv’ (A7)
0
and
1 A i+l
(n+ 1)0Pous1 :“—f i )[ | ( ) .
o H2(@)go(x) dx S - \1+a
n-l1 (/bC)n_i n
+ Z =0 (A +B)Po; + Z(/l +p +j9)RjPOJ]gO(x) dx, (A.8)
i=0 : =0
where
go(x) = e h W@ o py = o= (@) dt
Ax 2 Y
R0= (__)], Rl:Z (.),O<l<n
; J! : !
Jj=n+1 Jj=n+2—i
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Equations (A.8) and (A.5)—(A.7) imply that for any fixed n, the solutions of
(A.1)—(A.4) are positive if Py is positive. Obviously, Py > 0 can be derived by taking
n = 0into (A.1)-(A.4).

For the second part, we provide the following notation for convenience. Let

by = f Ly (oo b me@de gy,
o (n=1)

According to Zheng et al. [32, Theorem 2.1], we obtain the following estimates:

& © 1 n—1
Zbi:l’ blz/ll:,u’ Zbis(/lﬂu) ’

t=n (A.9)

where 0 < (1/x) f()xuz(r) dt < p for any x € [0, c0). According to (A.8) and (A.9),

1 (/B A4 A+BA4 A A
[(— + - +n— )Po,,
n+11\0A1+«a 0 u T

- ((g(/lja/)z(l * Aiu)—'_ ﬁgﬂgﬂf_ﬂ +(n— l)g(ljﬂ)z)PO,n—l

+...

A\l A A VY A+BA A \!
o) (e () ) o) el
0\l +a A+pu A+pu 0 pu\l+u '
For convenience, let

¢§n+1):é(i)i(1+i+...+( A )i_l)
! 0\1+ « A+u A+u

A+BA A \! A Ay
+ L’8—(—) +(n+1- i)—(—) ,
0 u\d+pu H\A+

Py <

and denote k = min{u, a}, K = max{u, a}.
For any fixed n, let

mey A (n+1)
T T e

+1) - . . .
where frg;x ) is the maximum of the continuous function

1 BK /l i+1
(n+1) =
VANNO n+1—i6/l(/l+a)

in the interval [1,n + 1]. It is not difficult to verify that {fimy s a positive sequence
and that it monotonically decreases toward 0. Thus, we can deduce that for any fixed n
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and i € [1, n], the following inequality holds:

A i+
(n+1) (n+1) _ (n+1) (n+1) n+1),»
o @ @ =+ l=0)— (m) max =" (0]
+,3/1(/l+,u /1+,u)( A )"+/l+ﬁ/l( Pl Pl )
O u\d+k A+al\l+a 0 ,u/l+k A+pu

A A A\ 4 24 Ay
e R e
u\A+k  A+pu\A+u A+ Ek\A+pu

s (S - () ) )

Therefore, we can derive that

(n+1)P +6(n+1) (n+1)PO,n—l +6(1n+1) (n+1)P0,n—l

Pops1 < —(90 % 2

1 1
— 6(1n+ )"Dfln+ )PO,O)
(n+1)

‘Pl (P +6(n+1)POn— +(6("+l))2P0n L+ +(6(ln+l))n+lP0’O)

(n 1) (n—1)

¥y ( ) 9"1 )( n | ¥ ) @, (D
< 1) 0 (07 + P
n+1 n n—1 01"+ )Poo

Because the positive sequence {6(1"”) + 90(1") /n} is monotonically decreasing, and

that conditions A fooo e Jy @ de dx < 1and A < «a hold,

90(1")) I
=——+

- <
A+k ud+pu

. (n+1)
fim (o7 +

n

which implies that there must exist an N > 0 such that 6(1"+l) + (p(ln) /n <1 for any
n > N. Therefore, it can be deduced that for any n > N,
(n+1) o oD
P <4 (6(n+1) 1 )(6(”) 1 ) 6(1) +oO\p
one1 < 0 " P ( @, )Poo
(n+1) (N+1) 1y N
s (5<N+2> #1 )"” ! [ (5<f+1> N ﬂ)P
n+1 N+1 LI i)
PN \ne1-N
< sV 4 2 ) M,
( : N+1

where
N ()
:(;_a A A+BA A A )1—[((,+1) )
01+« 0 u ,u/l+u i 00
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Thus,

o0 N . . .
ZPO,n = ZPO’” + Z Poy < ZPO’” +M Z g
=0 n=0 n=0

n=N+1 n=N+1

N
= > P+ Mlim (1 - g") < 0,
~ n—ooo | — q

According to the expressions of P; ,, P>, and P3 ,(x), in (A.5), (A.6) and (A.7), we can
derive

IPllx = Z(|P0,n| + [Pral + [Pol + [|P30(X)||L1) < 0.
n=0

This implies that equation (A + B + C)I3 = 0 has a unique nonzero solution and 0 is
an eigenvalue of the system operator A + B + C, and the eigenvector of 0 is positive if

ALT e K O% gy < 1 and A < a

Appendix B. Proof of Step 3 in Theorem 3.2

First, we recall the definition of algebraic multiplicity of an eigenvalue from the
work of Gupur [15, page 5].

DEFINITION B.1. Let T be a linear operator whose domain D(7T') and range R(T') both

lie in the same complex normed linear space X. Assume y € 0,(7T), then the dimension
of

{x e D(T) | Tx = yx}
is called the geometric multiplicity of y. We call the smallest integer k such that
{f € DT | (I = T)f =0} = {f e DT | (v = T)**Vf = 0}

is the algebraic index of y. The dimension of the spectral subspace

1
RangP = Rang{—zﬂ_i f I -T)" d?’}
-

is called an algebraic multiplicity of y, where I' is the circle with centre y and
sufficiently small radius such that there are no other eigenvalues of 7" except for y.

DEFINITION B.2. Let T be a linear operator whose domain D(T) and range R(T) both
lie in the same complex normed linear space X. Assume y € o,(7T). If the geometric
multiplicity of y and the algebraic index of y are equal to 1 simultaneously, then the
algebraic multiplicity of vy is also equal to 1 and called a simple eigenvalue of 7.

According to Definitions B.1 and B.2, to prove that O is a simple eigenvalue of
operator (A + B + C)* with algebraic multiplicity one is equivalent to verify that the
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geometric multiplicity of O and the algebraic index of 0 are equal to 1 simultaneously.
Therefore, we show that as follows. Let

X* =10 = (Q0. Q1. Q... ) |10l = sup{l|Qull.n = 0.1,2,....} < 0}

be the adjoint space of X, where Q, = (Qons Q1.0 Qo Q3.,(X)T € R? X L*(R")
and [|Qu[| = sup{|Qol Q1] 1Q2l, 103z}, 7 = 0, 1,2, ... Let (A + B + C)" be the
adjoint operator of (A + B + C), then for all Q € X*, we can verify that

EoQop + 020 + 103,0(0)
HQ 10+ 2011 + @Q30(0) + 11020
=A020 + 101
1(x)Qo,0 + FQ30(x) + 103,1(x)

A+BHCOYC=l L 0o+ BOsn + 18Q3-1(0) + A03.,(0)

HQy, + 201011 + @Q3,(0) + 1102
_AQ2,n + AQLV!
ﬂ(x)QO,n + FQS,n(x) + /1Q3,n+1(x)

with the domain

DA +B+0))={0=(00,01,01,..)" €X' |0, € R’ X L°(R"),

Q3 »(x) are continuous functions},

where

d
E,=-A-f—nf, Fp() = (— - —A—u(x))cb(x), H=-1-a-pu.

Obviously, operator equation (A + B + C )*Q = 0 has the nonzero solution
0P = k((1,1,1,10% (L1, 1,16)"%,.. )T, k0.

Thus, 0 is the eigenvalue of (A + B + C) and the geometric multiplicity of O is 1.

Now, we show that the algebraic index of 0 is also equal to 1. Let 0% be the
eigenvector of 0 and let P eN (A + B + C) which satisfies (ﬁ’, Q(k')) # 0. We assume
that there exists O* € X* such that (A + B + C)*0* = O%), then we have

0=(A+B+C)P,0)=(P,(A+B+C)0*) =@, 0%) 0,

whigh indjcates a contradiction. Therefore, there is no Q* € X* such that (A + B+
C)'Q* = Q%). According to Definition B.1, the algebraic index of 0 is equal to 1, and
thus O is a simple eigenvalue of the operator (A + B + C)* with algebraic multiplicity
one.
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